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Abstract—This paper proposes a robust face annotation
technique by mining weakly labeled facial images. One
challenging problem for face annotation scheme is how to
effectively perform annotation by exploiting the list of most
similar facial images and their weak labels that are often noisy
and incomplete. To tackle this problem, we propose an
effective face annotation method for refining the labels of web
facial images using machine learning techniques. On a
training set of images with annotations, we compute feature
vectors of image features which allow us to predict the
probability of generating a word given the image regions.
This may be used to automatically annotate and retrieve
images given a word as a query. We formulate the learning
problem as a convex optimization and develop effective
optimization algorithms to solve the large scale learning task
efficiently. To further speed up the proposed scheme, we also
propose a clustering algorithm which can improve the
scalability considerably.
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INTRODUCTION

Due to the popularity of digital cameras and the rapid
growth of social media tools for internet-based photo sharing
[1], recent years have witnessed an explosion of the number of
photos captured and stored by consumers. Photos shared by
users on the Internet are human facial images. Some of these
photos are tagged with names, but many of them are not
tagged correctly. This has motivated the study of auto face
annotation, an important technique that aims to annotate facial
images automatically.
Auto face annotation can be useful to many real-world
applications. For example, with auto face annotation
techniques, online photo-sharing sites (e.g., Facebook) can
automatically annotate users’ uploaded photos to facilitate
online photo search and management. Apart from this face
annotation can also be applied in news video domain to detect
important persons appeared in the videos to facilitate news
video retrieval and summarization tasks [2], [3].

Classical face annotation approaches are often
treated as an extended face recognition problem, where
different classification models are trained from a collection of
well-labeled facial images by employing the supervised or
semi-supervised machine learning techniques [2], [4], [5], [6],
[7]. However, the ―model-based face annotation‖ techniques
are limited in several aspects. First, it is usually
time-consuming and expensive to collect a large amount of
human-labeled training facial images. Second, it is usually
difficult to generalize the models when new training data or
new persons are added, in which an intensive retraining
process is usually required. Last but not least, the
annotation/recognition performance often scales poorly when
the number of persons/classes is very large.
One challenge faced by such SBFA paradigm is how to
effectively exploit the short list of candidate facial images and
their weak labels for the face name annotation task. To tackle
this problem, we investigate and develop a search-based face
annotation scheme. We also propose a clustering-based
approximation (CBA) algorithm to improve the efficiency
and scalability. As a summary, the main contributions of this
paper include the following:
 We propose an effective face annotation method for
refining the labels of web facial images using
machine learning techniques.
 On a training set of images with annotations, we
compute feature vectors of image features which
allow us to predict the probability of generating a
word given the image regions. This may be used to
automatically annotate and retrieve images given a
word as a query.
 We formulate the learning problem as a convex
optimization and develop effective optimization
algorithms to solve the large scale learning task
efficiently.
 To further speed up the proposed scheme, we also
propose a clustering algorithm which can improve
the scalability considerably.
We conducted an extensive set of extensive set of
experiments, in which encouraging results were obtained.
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Our work is closely related to several groups of research
work.
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The first group of related work is on the topics of face
recognition and verification, which are classical research
problems in computer vision and pattern recognition and have
been extensively studied for many years [8], [9].
The second group is about the studies of generic image
annotation [10], [11], [12], [13].The classical image
annotation approaches [14], [15], [16] usually apply some
existing object recognition techniques to train classification
models from human-labeled training images or attempt to
infer the correlation/probabilities between images and
annotated keywords.
The third group is about face annotation on
personal/family/social photos. Several studies [17], [18],
[19], [20] have mainly focused on the annotation task on
personal photos, which often contain rich contextual clues,
such as personal /family names, social context and so on.
The fourth group is about the studies of face annotation in
mining weakly labeled facial images on the web. Some studies
consider a human name as the input query, and mainly aim to
refine the text-based search results by exploiting visual
consistency of facial images. For example Le and Satoh [21]
proposed a new local density score to represent the
importance of each returned images.

III. PROPOSED SYSTEM
Face
annotation
is
metadata
(e.g.
a
comment, explanation, name of the person in an image and
presentational markup) attached to image. In the proposed
system we are developing an efficient technique for face
annotation. Initially set of images are collected to train them
by respective features like texture shape, face coordinates.
The process of extracting knowledge from a data set is called
mining. Later after assigning the metadata to the faces,
clustering process takes place. In this project, grouping the
images based on the similar facial feature vector is called
clustering. A test image can be identified by matching the
facial feature vectors of the trained images with this images’
facial feature vectors.
A. WORKFLOW OF PROPOSED SYSTEM
In the proposed system, there are two stages namely training
and testing.
Training: First step towards face annotation technique is to
collect sample images for training. For every image collected,
image preprocessing is done. Image preprocessing is a
technique to improve the image quality by applying methods
like noise removal, color conversion, mathematical
operations like dilation, erosion, etc. Using AdaBoost
algorithm faces are detected in preprocessed images.
AdaBoost (Adaptive boosting) is a well known meta machine
learning algorithm.

ISSN: 2278 – 1323

Figure 1: Architecture Design of Proposed
System
Machine learning deals with the construction and study of
algorithms that can learn from data. Such Algorithms operate
by building a model based on inputs and using that to make
predictions or decisions, rather than following only explicitly
programmed instructions. Once faces are detected using
AdaBoost algorithm, for every image – features are extracted.
In image processing, a feature is a piece of information which
is relevant for solving the computational task related to a
certain application. Features such as points, edges, objects,
blob analysis, shape features, texture features, etc are
considered in feature extraction methods. After extracting the
features,
clustering/classification
is
done.
In
clustering/classification we group the images based on
similarity of features and hence we name those group of
images as one. This process is called face annotation.
Testing: An image labeled as query image, is used for
checking the face annotation. Preprocessing, Face Detection,
and Feature Extraction of query image are done using similar
methods which are used in training phase. After completing
the feature extraction procedure, we compare the features of
trained images with test images. If any similar features match
with the trained images, then that image is annotated or else
those image(s) are ignored.

B. ALGORITHM
The algorithm used in this project is AdaBoost algorithm,
which contains the five steps as shown in Figure 2. Which is
used to detect faces.
1. Input: S={(x1,y1),…,(xN,yN)}, Number of Iterations T
2. Initialize: dn(1) = 1/N for all n = 1,…,N
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3. Do for t=1,…,T,
a. Train classifier with respect to the weighted
sample set {S,d(t)}
b. Calculate the weighted training error Ԑt of ht:
(1)

Ԑ=

n

I(yn

ht(xn)),

c. Set :
Figure 3: Menu

= log
d. Update Weights:
=
Where

exp {-

(

)}

is a normalization constant, such that
=1

4. Break if Ԑt = 0 or
Figure 4: Input Image
And Set T = t-1
5. Output:

=

Figure 2: AdaBoost Algorithm

IV. RESULTS AND DISCUSSION
After running the main program of this project we follow the
following procedure,










First we get the main menu as shown in Figure 3. In
that first we select Create Database option.
After selecting Create Database option we get the
Face Region Image as shown in Figure 4 and 5 by
extracting features of the images.
After creating database we train the images which
are in database by selecting Training option.
After training we select a query image from the
database by clicking on Select an Query option as
shown in Figure 6 in that we have chosen Person 5
image.
We also extract the features of the selected query
image.
And finally by using SVM classifier we classify the
query image and annotate it as shown in Figure 7 in
that we annotate the image as Person 5. And we can
also see the result in Command Window as shown in
Figure 8.
We can also see the accuracy of the proposed system
by clicking on Result Analysis option as shown in
Figure 9 in that the accuracy of the proposed system
is 85% where as existing system accuracy is 60%.

ISSN: 2278 – 1323

All Rights Reserved © 2015 IJARCET

Figure 5: Face Region Image

Figure 6: Selecting Query Image

Figure 7: Final Result

1756

International Journal of Advanced Research in Computer Engineering & Technology (IJARCET)
Volume 4 Issue 5, May 2015
REFERENCES
[1]
[2]

[3]

[4]

[5]

[6]

Figure 8: Result in Command Window
[7]

[8]

[9]

[10]
[11]

[12]

[13]

Figure 9:Performance Analysis Graph
[14]

[15]

V. APPLICATIONS
[16]

 Face annotation method is very useful in detecting
faces in news videos, web videos.

[17]

 It is useful in searching for images in World Wide
[18]

Web (WWW).

[19]

VI. CONCLUSION
The face annotation framework proposed in this paper is
focused on all types of image qualities. To further improve the
scalability, clustering algorithm is implemented, which
successfully accelerated the optimization task without
introducing any performance degradation. Finally the
proposed system concludes that efficiency of the system will
be shown better than other face annotation methods.

ISSN: 2278 – 1323

[20]

[21]

Social Media Modeling and Computing, S.C.H. Hoi, J. Luo, S. Boll,D.
Xu, and R. Jin, eds. Springer, 2011.
S. Satoh, Y. Nakamura, and T. Kanade, ―Name-It: Naming and
Detecting Faces in News Videos,‖IEEE MultiMedia,vol. 6, no. 1,pp.
22-35, Jan.-Mar. 1999.
P.T. Pham, T. Tuytelaars, and M.-F. Moens, ―Naming People in News
Videos with Label Propagation,‖IEEE Multimedia,vol. 18,no. 3, pp.
44-55, Mar. 2011.
L. Zhang, L. Chen, M. Li, and H. Zhang, ―Automated Annotation of
Human Faces in Family Albums,‖Proc. 11th ACM Int’l
Conf.Multimedia (Multimedia), 2003.
T.L. Berg, A.C. Berg, J. Edwards, M. Maire, R. White, Y.W. Teh,E.G.
Learned-Miller, and D.A. Forsyth, ―Names and Faces in the
News,‖Proc. IEEE CS Conf. Computer Vision and Pattern Recognition
(CVPR), pp. 848-854, 2004.
J. Yang and A.G. Hauptmann, ―Naming Every Individual in News
Video Monologues,‖Proc. 12th Ann. ACM Int’l Conf.
Multimedia(Multimedia),pp. 580-587. 2004.
J. Zhu, S.C.H. Hoi, and M.R. Lyu, ―Face Annotation Using
Transductive
Kernel
Fisher
Discriminant,‖IEEE
Trans.
Multimedia,vol. 10, no. 1, pp. 86-96, Jan. 2008.
P. Belhumeur, J. Hespanha, and D. Kriegman, ―Eigenfaces versus
Fisherfaces:
Recognition
Using
Class
Specific
Linear
Projection,‖IEEE Pattern Analysis and Machine Intelligence, vol. 19,
no. 7,pp. 711-720, July 1997.
W. Zhao, R. Chellappa, P.J. Phillips, and A. Rosenfeld, ―Face
Recognition: A Literature Survey,‖ACM Computing Survey, vol. 35,
pp. 399-458, 2003.
A. Hanbury, ―A Survey of Methods for Image Annotation,‖J. Visual
Languages and Computing, vol. 19, pp. 617-627, Oct. 2008.
Y. Yang, Y. Yang, Z. Huang, H.T. Shen, and F. Nie, ―Tag Localization
with Spatial Correlations and Joint Group Sparsity,‖Proc. IEEE Conf.
Computer Vision and Pattern Recognition (CVPR),pp. 881-888, 2011.
J. Fan, Y. Gao, and H. Luo, ―Hierarchical Classification for Automatic
Image Annotation,‖Proc. 30th Ann. Int’l ACM SIGIR Conf. Research
and Development in Information Retrieval (SIGIR), pp. 111-118,
2007.
Z. Lin, G. Ding, and J. Wang, ―Image Annotation Based on
Recommendation Model,‖Proc. 34th Int’l ACM SIGIR Conf.Research
and Development in Information Retrieval (SIGIR), pp. 1097-1098,
2011.
P. Duygulu, K. Barnard, J. de Freitas, and D.A. Forsyth, ―Object
Recognition as Machine Translation: Learning a Lexicon for a Fixed
Image Vocabulary,‖Proc. Seventh European Conf. Computer Vision
(ECCV), pp. 97-112, 2002.
J. Fan, Y. Gao, and H. Luo, ―Multi-Level Annotation of Natural Scenes
Using Dominant Image Components and Semantic Con-cepts,‖Proc.
12th Ann. ACM Int’l Conf. Multimedia (Multimedia),pp. 540-547,
2004.
G. Carneiro, A.B. Chan, P. Moreno, and N. Vasconcelos,―Supervised
Learning of Semantic Classes for Image Annotation and
Retrieval,‖IEEE Trans. Pattern Analysis and Machine Intelli-gence,
vol. 29, no. 3, pp. 394-410, Mar. 2007.
Y. Tian, W. Liu, R. Xiao, F. Wen, and X. Tang, ―A Face Annotation
Framework with Partial Clustering and Interactive Labeling,‖Proc.
IEEE Conf. Computer Vision and Pattern Recognition (CVPR),2007.
J. Cui, F. Wen, R. Xiao, Y. Tian, and X. Tang, ―EasyAlbum: An
Interactive Photo Annotation System Based on Face Clustering and
Re-Ranking,‖Proc. SIGCHI Conf. Human Factors in Computing
Systems (CHI),pp. 367-376, 2007.
D. Anguelov, K. Chih Lee, S.B. Gokturk, and B.
Sumengen,―Contextual Identity Recognition in Personal Photo
Albums,‖Proc.IEEE Conf. Computer Vision and Pattern Recognition
(CVPR ’07),2007.
J.Y. Choi, W.D. Neve, K.N. Plataniotis, and Y.M. Ro, ―Collabora-tive
Face Recognition for Improved Face Annotation in Personal Photo
Collections
Shared
on
Online
Social
Networks,‖IEEE
Trans.Multimedia,vol. 13, no. 1, pp. 14-28, Feb. 2011.
D.-D. Le and S. Satoh, ―Unsupervised Face Annotation by Mining the
Web,‖Proc. IEEE Eighth Int’l Conf. Data Mining (ICDM) ,pp.
383-392, 2008.

All Rights Reserved © 2015 IJARCET

1757

International Journal of Advanced Research in Computer Engineering & Technology (IJARCET)
Volume 4 Issue 5, May 2015
Malashree Patil received the B.E degree in
Information Science and Engineering from
Visvesvaraya university, Belgaum, Karnataka,
India in 2013, now pursuing M. Tech (4th sem)
degree in Computer Science and Engineering
from Visvesvaraya university, Belgaum,
Godutai Engineering College for Women,
Gulbarga, Karnataka, India in 2015.

Jyoti Neginal received the B.E degree in
Computer Science
from Visvesvaraya
university Belgaum, Karnataka, India in 2006
and M.tech degree in Computer Science from
Visvesvaraya university, Poojya doddappa
appa college of engineering Gulbarga,
Karnataka, India in 2012.And Working as
Asst. Prof in Godutai Engineering College for
Women,Gulbarga.

ISSN: 2278 – 1323

All Rights Reserved © 2015 IJARCET

1758

